Abstract: Land use/land cover (LULC) change can strongly affect carbon storage in terrestrial ecosystems. The rapid development of China's economy has formed different functional regions. These functional regions profoundly affect land use patterns. Thus, assessing the carbon storage induced by LULC changes is significant for green development. Selecting the typical region of the Jiangsu Province as the study area, this study first examines the research associated with the regional functional characteristics and various high accuracy data and methods have been used to greatly improve the research accuracy. The results showed that from 1995 to 2015, approximately 10.26% of the entire land area had LULC type changes. Additionally, decreases in the built-up land expansion and ecological land were the main LULC change characteristics, which are mainly affected by socioeconomic development. The total carbon storage of the Jiangsu Province decreased by 714.03 × 10 4 t and the four regions all presented decreasing carbon storage levels. The economically developed regions presented a more obvious loss of carbon. The region with small LULC changes had a lower carbon loss. The land transfer of cultivated land to built-up land is the main transfer type causing the carbon storage loss. This study investigates the human-environmental interactions from the new perspective of functional zoning and, thus, it enriches the comparative analysis of carbon storage in functional regions and provides references for the green development of a developing country's developed areas.
Introduction
Carbon storage and its change in terrestrial ecosystems play an important role in the carbon cycle and are the focus of global climate change [1, 2] . Lal (2008) reported that the total global carbon storage in terrestrial ecosystems can reach 2110 Pg [3] , which is almost three times the amount of CO 2 in atmospheric CO 2 . From a low-carbon development background, determining how to undertake the coordinated development and allocation of carbon emission tasks reasonably among the functional regions is particularly important for low-carbon development overall. Land use/land cover (LULC) change caused by human activities is the main factor influencing carbon storage in terrestrial ecosystems. Through altering vegetation cover and biomass, LULC changes can directly influence the carbon storage of vegetation. LULC changes can also affect the soil organic carbon (SOC) by altering the organic matter that returns to the soil [4, 5] , changing the regional hydrothermal condition and even local microclimate; although this process takes considerably longer compared to processes as vegetation carbon storage changes [6] . For example, grassland degradation and conversion to cultivated land always reduces the vegetation biomass and can increase the release of 
Datasets and Pre-Processing
The following datasets and processing procedures were carried out in this study: ( The data quality was improved and the comprehensive valuation accuracy of the first level of land use is >93% and that of the second level is >90% [41] . We used the first land use classification to analyze the land use changes of cultivated land, woodland, grassland, water areas, built-up land and unused land. The population change and economic development were known as the main drivers of land use changes [42] , which were obtained from the "Jiangsu Statistical Yearbook". ( 2) The soil sample data were obtained from the Jiangsu Geological Survey Institute and comprised of 24,186 samples of data of 0-20 cm soil profiles, with sampling times from 2001 and 2004, which were evenly distributed in the study area ( Figure 2 ). Each soil sample has a record of latitude and longitude, soil organic carbon content (%), soil type, and bulk density. Detailed SOC testing and disposal processes can be obtained from the study of Liao et al. (2009) [43] , including data on the surface soil layer (0-20 cm). ( 3) The vegetation-type map was compiled using data from the 2000s and was able to effectively describe the most recent vegetation distribution in the study area. (4) The forest data were from the fifth national forest inventory information, including vegetation type, vegetation area, forest age group and stock volume, and statistics on the forest area in the Jiangsu Province in 2005. (5) The crop economic yield data was acquired from the "2016 Jiangsu Province statistical yearbook". (6) Some empirical data. The constant values a and b (Equation 1) were derived from the empirical data published in a previous study of Xu (2007) [44] , who established linear regression equations between forest biomass and its volume based on 2304 forest sample plots in China. The economic coefficient and carbon conversion coefficient for each crop were from empirical data published in a paper by Li (2002) [45] , who estimated the carbon storage in farmland ecosystems in China. Biomass data of various vegetation types were quoted from the average results of the research by Zong et al. [46] , who studied the biomass of saltwater vegetation and sand vegetation on the coast of the Jiangsu Province. Then, the carbon storage of each crop during the growth period was calculated (Table 1) ; the formula is as follows: 
Methods

Vegetation Carbon Densities for Different LULC Types
Woodland
where C represents the average vegetation carbon density of woodland, and C ij and S ij represent the vegetation carbon density and woodland area, respectively. B ij and V ij are the vegetation biomass density and volume density of tree-type i and tree-age j. a and b are constants according to the study by Xu et al. [44] .
Cultivated Land
First, we calculated the biological yield of each crop; the formula is shown below:
where Y W represents the economic yield, and D W and H i are the biological yield and the economic coefficient, respectively. Then, the carbon storage of each crop during the growth period was calculated (Table 1) ; the formula is as follows:
where C d represents the carbon storage of each crop, and C f represents the carbon conversion coefficient. Other Lands
For grassland, we also used the biomass method to estimate the carbon storage, as grassland is mainly located along the coastline. Biomass data for various types of vegetation were quoted from the average results of the research by Zong et al. [46] , who studied the biomass of saltwater vegetation and sand vegetation on the coast of the Jiangsu Province. According to the vegetation type, we can calculate the area for every vegetation type and we can then calculate the average vegetation carbon density of grassland. For water area and unused land, because their vegetation coverages are almost zero, we define their vegetation carbon densities to be zero. For built-up land, the main vegetation types are woodland and grassland. Therefore, we calculated the average vegetation carbon density of woodland and grassland and then multiplied it by the vegetation coverage rate of the Jiangsu Province as the vegetation carbon density of built-up land.
Soil Organic Carbon Densities for Different LULC Types
SOC in the surface soil layer is more sensitive to LULC changes and this study only considered the soil surface at the 0-20 cm depth. To obtain the SOC densities for different LULC types, we first produced a soil sample distribution map according to the latitude and longitude of each soil sample and we then generated the soil organic carbon density (SOCD) distribution map covering the entire study area using the Kriging Interpolation Method of ArcGIS 10.3 (ESRI Inc., Redlands, CA, USA). Finally, we overlaid the SOCD distribution map and the LULC type map for 2015 and then conducted a statistical analysis to obtain the average SOCD for each LULC type using the Zonal Statistics as the table of ArcGIS 10.3.
LULC Changes and Driving Forces Analysis
A quantitative analysis is performed for the land use types: cultivated land Y 1 , transportation land Y 2 , and residential and industrial land Y 3 . Driving forces are selected as below: gross domestic product (GDP) X 1 , total population X 2 , urbanization rate X 3 , urban population X 4 , fixed-asset investment X 5 , urban per capita housing area X 6 , rural per capita housing area X 7 , rural population X 8 , annual cargo capacity X 9 , and annual passenger capacity X 10 . Using the SPSS software, correlation analyses were used to analyze the relationships between land use type changes and the driving forces.
Carbon Storage Changes Caused by LULC Changes
Based on the LULC images of Jiangsu Province in 1995 and 2015, we made a land transformation matrix from 1995 to 2015 by ArcGIS 10.3. Then we determined the carbon storage change based on the land transformation matrix and the SOCD and vegetation carbon density. The formula is as follows:
where T is total carbon storage change; S ij is the area transferred from LULC type i to LULC type j; ∆d ij is the carbon density change when LULC type i is transferred to LULC type j; i = 1,2,3,4,5,6, and j = 1,2,3,4,5,6 for the six LULC types including cultivated land, woodland, grassland, water area, built-up land and unused land.
Results
Carbon Densities of Different LULC Types
Apart from SOC, the basic data for the vegetation carbon density calculation were for the entirety of Jiangsu Province as a unit; thus, the statistics on vegetation carbon density permitted no regional comparison (Table 2 ) and the vegetation carbon densities varied from 0.00 to 1.94 kg/m 2 among the different LULC types. Woodland presented the highest value, with cropland following at 1.13 kg/m 2 , while the density dropped dramatically for the other LULC types, with grassland at 0.21 kg/m 2 , built-up land at 0.11 kg/m 2 , and 0.00 kg/m 2 for both water area and unused land. Table 3 shows that SOCD differed among the LULC types, but the range of variation is much narrower than for the vegetation carbon densities. Although woodland has the highest biomass level, it did not always present the highest SOCD level; built-up land and water area can also present high SOCD levels. SOCD differences were also obvious among different functional regions. In terms of the average value, the average SOCD in the Yangtze River City Group had the highest value of 3.59 kg/m 2 and the lowest value was in the Coastal Economic Belt (2.27 kg/m 2 ). SOCD for the same LULC type also shows obvious regional differences; for example, the SOCD of grassland is much lower in the Coastal Economic Belt compared with those for other LULC types and other regions. Figure 3 shows the SOCD distributions for the four functional regions. In the figure, we can find that the areas of high SOCD were mainly located in the Yangtze River City Group, whereas the values were relatively low for the other three regions. Individually, areas with relatively higher SOCD values in the Yangtze River City Group were mainly distributed in the southeast of this region. The SOCD values distributed in the centre and southeast of the Jianghuai Ecological Economic Region were relatively higher. The higher values of SOCD in the Huaihai Economic Region were mainly distributed in the centre of that region, and the other areas' values were generally lower. In the Coastal Economic Belt, the relatively higher SOCD values were mainly distributed in the northwest and southeast of the region. Figure 3 shows the SOCD distributions for the four functional regions. In the figure, we can find that the areas of high SOCD were mainly located in the Yangtze River City Group, whereas the values were relatively low for the other three regions. Individually, areas with relatively higher SOCD values in the Yangtze River City Group were mainly distributed in the southeast of this region. The SOCD values distributed in the centre and southeast of the Jianghuai Ecological Economic Region were relatively higher. The higher values of SOCD in the Huaihai Economic Region were mainly distributed in the centre of that region, and the other areas' values were generally lower. In the Coastal Economic Belt, the relatively higher SOCD values were mainly distributed in the northwest and southeast of the region. 
Quantitative Changes in LULC in the Four Functional Regions
Spatiotemporal Changes in LULC in the Four Functional Regions
Using ArcGIS 10.3, the land transfer between 1995 and 2015 was analyzed both in quantity and over space. Table 5 shows that a large amount of cultivated land was transferred to built-up land, which was the main LULC transfer type for all the functional regions. It was particularly obvious in the Yangtze River City Group, where the area converted from cultivated land to built-up land amounted to 4161.78 km 2 , accounting for 17.38% of the total cultivated land area in 1995. In the Jianghuai Ecological Economic Region, the water area increased with input from cultivated land, approximately 361.26 km 2 , accounting for 21.35% of the total area transferred out of cultivated land. Water area was the second largest LULC type to occupy the cultivated land, after built-up land. Water area also increased more obviously with transfers from cultivated land, grassland and built-up land in the Coastal Economic Belt. In addition, the transfers to cultivated land and built-up land resulted in an obvious decrease in grassland. Land transfer in the Huaihai Economic Region was less variable overall. Figure 4 shows the spatial distributions of the LULC transfers, the main land transfer types being chosen to show the distributions and the selected land transfer areas accounted for 93.47% of the total transferred area. The transfer of the cultivated land to built-up land presented regional differences. In the Yangtze River City Group, the transfer from cultivated land to built-up land was more obvious; it was distributed across the entire area and was concentrated in the southeast and west of the region in the form of large patches. However, in other functional regions, it was only densely distributed in certain areas in the form of small patches. Additionally, the cultivated land-water area presented a scattered distribution overall and was densely distributed in the southeast of the Jianghuai Ecological Economic Region. In the Coastal Economic Belt, the water area increased obviously. Land transfers from grassland and built-up land to the water area were mainly distributed in large patches along the coastline. Woodland-cultivated land was clustered in the form of large patches in the northwest of the Huaihai Economic Region. In summary, the LULC change trajectories of the four functional regions varied. As the economic engine of the whole province, the Yangtze River City Group presented the trajectory of other LULC types shifting to built-up land. The Coastal Economic Belt showed trajectories of cultivated land, grassland and built-up land shifting to water area and built-up land and grassland shifting to cultivated land along the coastline, reflecting the key regional development of the marine economy. The LULC changes in the Huaihai Economic Region are relatively flat, expanding the depth of the regional development. The Jianghuai Ecological Economic Region focuses on enhancing its ecological competitiveness with a trajectory of cultivated land and grassland shifting to water area.
Driving Forces of LULC Changes
Correlation analysis has been performed between land-use change and driving forces. When selecting drivers and assigning them to different land-use types, we follow rules to avoid repeatability. Table 6 shows that X 1 , and X 3 -X 8 
Correlation analysis has been performed between land-use change and driving forces. When selecting drivers and assigning them to different land-use types, we follow rules to avoid repeatability. Table 6 shows that X1, and X3-X8 all negatively correlate with cultivated land area change (Y1) significantly. Only that the rural population correlates positively with cultivated land change (Y1). Transportation land (Y2) and residential and industrial land(Y3) both strongly correlated with these driving forces positively. The correlation between X5 and Y2 is stronger, with a correlation coefficient of 0.974, and the correlation coefficient between X3 and Y2 is relative lower, of 0.873. Y3 correlates with all driving forces strongly, with all correlation coefficients above 0.9. 4 -0.949 ** --X 9 -0.934 ** -X 5 -0.895 ** 0.974 ** 0.986 ** X 10 -0.917 ** -Significant at ** p < 0.01 levels.
Effects of LULC Changes on Carbon Storage in the Four Functional Regions
In total, LULC changes led to 714.03 × 10 4 t of carbon storage loss for the whole province, and the four regions all presented decreasing carbon storage (Table 7) . Among them, the Yangtze River City Group and the Huaihai Economic Region were the regions with the largest and least carbon storage losses, which were 387.93 × 10 4 t and 57.04 × 10 4 t, respectively. Carbon storage loss caused by the transfer of cultivated land to built-up land contributed the most to the total carbon storage loss, especially for the Yangtze River City Group, which contributed 84.75% of the total carbon storage loss. In the Coastal Economic Belt, the total carbon storage loss was 76.22 × 10 4 t. The main LULC change trajectories of cultivated land, grassland and built-up land shifting to water area and built-up land and grassland shifting to cultivated land increased by 26.44 × 10 4 t in total, which compensated the carbon storage loss to some extent. The carbon storage loss in the Jianghuai Ecological Economic Region was 192.84 × 10 4 t and the main LULC change trajectories caused a total carbon loss of 39.48 × 10 4 t. 
Discussion
One of the main goals of this research was to attempt to find a way to promote low-carbon development among the four functional regions. Using the latest LULC raster data with a spatial resolution of 30 m, new soil survey data, and vegetation survey, we measured the soil and vegetation carbon densities of different LULC types in 2015, analyzed the diverse trajectories of the LULC changes and its driving forces, and compared the overall carbon storage changes between different trajectories over the period 1995-2015. Due to the inherent features of the four functional regions, the results presented obvious differences.
According to our study, the vegetation carbon density for woodland was the highest, which is due to woodland having the highest level of biomass [19, 22] . Meanwhile, this can also increase the SOC level by returning more residuals into the soil [47, 48] . For SOCD, we measured the SOCD using soil samples; this method has been widely used [43, 49] . Water area presented the highest SOCD level, which was consistent with the published research [50] ; this may be because silt in the water areas accumulate abundant organic matter through water transport mechanisms and because the decomposition rate underwater is low [51] . However, the vegetation carbon density for built-up land presented lower values, while its soil carbon densities were not low. This is because the built-up land surface was sealed and the sealed land cover can also prevent the release of soil carbon into the atmosphere for a short time. Thus, we believe more SOC research needs to be conducted. SOCD differs in different functional regions. Regarding inter-regional differences, the soil has abundant organic matter and its SOCD, therefore, presented a higher level in the Yangtze River City Group, whereas in the Coastal Economic Belt, sandy soil is widely distributed. The high sand content can greatly decrease the SOC accumulation [50] and the soil fertility is low, which can also harm the vegetation growth, lead to a lower biomass level compared with other regions, and can also reduce the vegetation residues returning into the soil. Thus, its SOCD presented lower values.
LULC changes in the Jiangsu Province were obvious over the period 1995-2015, characterizing the built-up land expansion, especially obvious in the Yangtze River City Group and this was mainly caused by the socioeconomic development, which is consistent with previous studies [42, 52] . Furthermore, this region is the economic engine of the whole province, possessing the majority of resources, such as high-quality education, medical treatment, and highly developed commerce and industry. Hence, these factors will attract more people to flow into this region and more built-up land is needed to feed residential living. According to previous studies, the land use policy may also strongly affect certain land use changes [53, 54] , which is also reflected in our study. For example, the land use changes presented densely along the coastline in the Coastal Economic Belt, which may be affected by the land use policy since the Jiangsu Province enacted a new coastal development plan in 2009 [49] . Additionally, the water area and cultivated land area increased obviously along the coastline due to the development of the aquaculture, as many land areas have been excavated to become fish ponds [55] . Focusing on developing ecological competitiveness in recent years, ecological parks developed rapidly in the Ecological Economic Region.
Overall, transfers of ecological land to built-up land could bring significant carbon loss. This is due to the large carbon density difference between built-up land and ecological land, and although the decrease of woodland is much lower than that of cultivated land, it also contributes to the obvious carbon storage loss because the high biomass in woodland vegetation always leads to the highest vegetation carbon density compared to other ecological lands [28, 56, 57] . Therefore, the protection of woodland is an effective way of increasing carbon storage. In addition, during the process of built-up land expansion, energy consumption will also increase, which will greatly increase the anthropogenic carbon emissions [58, 59] . Regionally, the carbon storage loss in the Yangtze River City Group was the greatest because this region has the most obvious built-up land expansion, and, thus, the urban fringe area is the hotspot for future carbon storage losses and low carbon land management. Both technology and strategies support should especially be strengthened in such regions. The low carbon land management measures, such as intensive land use, land use structure optimization, green vegetation plantation, especially for high biomass trees, should be encouraged [38] . Carbon storage loss in the Huaihai Economic region was the lowest due to the lower built-up land expansion and the small SOCD difference between built-up land and cultivated land. In the Coastal Economic Belt, the transfer of grassland to cultivated land increased carbon storage, compensating for the regional carbon loss to some extent. Because most grass in this region is located within wetlands along the coastline, the transfer to cultivated land should be limited since wetlands have high ecological values, except for carbon accumulation, such as economy service value, cultural service, hydrological services, and climate improvement [60] [61] [62] . Our study also has some inevitable uncertainties. First, similar to most previous studies, this paper took 2015 as the base year for calculation and carbon densities were defined as a constant value: we did not consider the influence caused by vegetation growth. As for the vegetation carbon density of cultivated land, the carbon content varies with the carbon species, planting structure and climate change annually. Jiangsu Province has better hydrothermal conditions, fewer natural disasters, and crop production in this region are stable. We believe that this can reflect the carbon density of cultivated land. Second, soil sampling for water areas was mainly distributed in littoral shallow water areas, and deep water areas were not involved. Because LULC transfers mainly occurred in littoral areas, our calculation will not result in much bias for SOC changes caused by LULC changes. Third, because SOC in the surface soil layer is relatively high and the response to LULC changes is more sensitive [63] , we only measured SOC in the 0-20 cm surface soil layer. If considering a 1 m deep soil layer, the SOC change caused by LULC changes may be greater. We did not consider the effects of vegetation carbon sinks during the growing season. We also did not consider the impact of SOC because a change in SOC takes longer than a change in the vegetation carbon storage [6] , and a change in SOC is more complicated than a change in vegetation. Our calculations for SOC changes may have a certain error in comparison with the actual situation, and we, therefore, believe that SOC changes need further study.
Overall, this study examined the influence of LULC changes on carbon storage and undertook a comparative analysis among the functional regions of Jiangsu Province. It enriches the LULC-induced carbon storage research from an inter-regional comparative perspective and may promote the coordinated development of the functional regions.
Conclusions
LULC changes are of global concern because of their significance for the balance of carbon between terrestrial ecosystems and the atmosphere [64, 65] . Comparative research into carbon storage changes induced by the LULC changes in functional regions of Jiangsu Province, one of the most developed provinces, helps in terms of understanding the development policy implications for the country's other areas. Findings of this study were concluded as follows. types changed and expansion of built-up land and declining ecological land were the main LULC types change characteristics, which were mainly caused by socioeconomic development. Due to land use policy, the four functional regions also presented different LULC changes. (3) The total carbon storage of the entire province decreased by 714.03 × 10 4 t and the four regions all presented decreasing carbon storage. Cultivated land-built-up land is the main transfer type to carbon storage loss, with the decreased amount reaching 631.30 × 10 4 t, accounting for 88.41% of the total carbon storage loss. The decrease in carbon storage was largest for the Yangtze River City Group (387.93 × 10 4 t) because it presented the most obvious built-up land expansion. With much less built-up land expansion and a smaller SOCD difference between built-up land and cultivated land, the decrease in carbon storage in the Huaihai Economic Region was the least at 57.04 × 10 4 t.
Policy Implications
By referring to both carbon storage changes induced by LULC changes and the existing inherent features of the four functional regions, this study suggests that low-carbon harmonious development overall needs to be determined by a master plan and policies for each functional region must be formulated according to the local conditions. China's 13th "Five-Year Plan" shows that maintaining green development is a fundamental national policy. In order to protect the environment and control carbon emissions, the ecosystem's carbon storage can be increased as a whole by increasing the ecological land, controlling built-up land, optimizing land use structure, and reducing the disturbance of land use to balance the carbon storage. From the perspective of different functional regions, the Yangtze River City Group is the developed region of the province. In order to reduce carbon emissions, the Yangtze River City Group should adjust its energy structure, improve its energy development and utilization efficiency on the basis of controlling built-up land. The Coastal Economic Belt should pay attention to protecting ecological land and increasing the regional carbon storage, while vigorously developing its marine economy. The Jianghuai Ecological Economic Region has a natural ecological competitiveness. While building an ecological garden, it should adjust its land use structure, control water area, protect ecological land, and improve the ecological competitiveness of the province. Xuzhou should actively integrate development into all aspects and it should actively carry out industrial transformation, develop tertiary industries and strive to become the central city in the Huaihai Economic Region.
Defining the developmental orientation in each region is the primary requirement for lowering carbon emissions. The functional regions have their own positioning and mutual synergy, which is of great significance to the regional coordinated development and can improve the overall competitiveness of the Jiangsu Province.
